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ABSTRACT
I show that a firm’s capital intensity affects the asset pricing implications of investment-specific
technology shocks measured by a popular measure, the IMC porfolio. Capital-intensive stocks
sorted by the exposure to this measure generate a highly significant average return premium of up
to 5% annually. A similar return premium is present in the sub-sample of capital-intensive firms
but absent among labor-intensive firms, while the exposures to the IMC portfolio are similar in
both sub-samples. This finding is a puzzle since similar exposures to this measure of investment
shock generate a very different return premium for capital-intensive and labor-intensive firms. To
explain this puzzle, I extend prior models of the investment-specific technology shocks by a novel

dimension; firm’s capital intensity. The model can rationalize these empirical findings.
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I. Introduction

Technological innovations have been identified as the main driver of economic growth, |Greenwood,
Hercowitz, and Krusell (1997)E] A large part of technological innovations is embodied in the
formation of new capital and has been labeled as investment-specific technology shocks (IST), or
more concisely, investment shocks. Recent finance literature, e.g. Papanikolaou (2011), suggests
that investment shocks can also affect expected stock returns. Hence, measuring firm’s exposure
to these shocks is crucial for understanding the relationship between firms’ expected stock returns
and the associated sources of risk.

In this paper, I study how firm’s capital intensity relates to the measurement of firms expo-
sure to these shocks using a popular measure, the IMC portfolio. An intuition based on previous
literature suggests that technological innovations embodied in new capital are expected to be rele-
vant especially for capital-intensive firms as capital is the key production factor for these firms. In
contrast, labor-intensive firms are expected not to be directly affected by such innovationsE]

I show that the pattern documented by previous literature, e.g. [Kogan and Papanikolaou/ (2014)),
of decreasing abnormal stock return of stocks sorted by the exposure to the IMC portfolio is present
among capital-intensive firms, but it is almost absent among labor-intensive firms. This suggests
that the documented pattern is driven mainly by firms in the first sub-sample. Specifically, I divide
the cross-section of firms into capital-intensive and labor-intensive firms. I use the IMC portfolio as
an empirical measure of investment shocks based on the return spread between investment-goods
and consumption-goods firms, as proposed by Papanikolaou| (2011]). While sorting the firms by their
exposure to the IMC portfolio gives a statistically significant abnormal return of 5% among capital-
intensive firms, the same sorting among labor-intensive firms leads to insignificant abnormal return
of low magnitude. Interestingly, the estimated exposures to the IMC portfolio span approximately
the same range in capital-intensive and labor-intensive firms. This result is puzzling since the same
exposure to the IMC portfolio seems to be priced differently among each types of firms.

I provide a potential explanation for these observations. The IMC portfolio is intended to
measure the IST shocks, a risk that is assumed to carry negative premium. At the same time,
the IMC portfolio has an empirically strong and positive exposure to the market risk and the
size factor (SMB), both of which are priced positively. Labor-intensive firms, in general, use only
limited capital and their exposure to the IMC portfolio does not arise due to their exposure to
the investment shocks but due to other reasons, e.g., an exposure to the market and size factors.
In contrast, capital-intensive firms use large amounts of and hence their exposure to the IMC
portfolio can arise due mainly to their exposure to the investment shocks. In such setting, the IMC
portfolio can be a reasonable proxy for measuring the exposure to the investment shocks among

capital-intensive firms but fails to capture this exposure among labor-intensive firms. Since the IMC

1 |Greenwood, Hercowitz, and Krusell (2000); [Fisher| (2006)); [Justiniano, Primiceri, and Tambalotti (2010) also
identify the investment-specific technology shocks as a major source of business-cycle fluctuation.

2This statement is based on the assumption that firms do not substitute between capital and labor and the price
(and productivity) of labor is not affected by investment-specific technology shocks.



portfolio is an easily available measure of investment shocks that is available at high frequency it
is important to understand its capability.

I extend the existing models of the investment-specific technology shocks in a simple and
tractable fashion to illustrate the economic mechanisms and to analyze the quantitative aspects. I
study the asset pricing implications of a firm’s capital intensity in a framework with both the total
productivity (disembodied) technology shock and the investment-specific (embodied) technology
shock, building on the two-sector model from Kogan and Papanikolaou (2014). This model con-
sists of consumption-goods and investment-goods producers and differentiates between the factor
neutral and the investment-specific shocks. The novel aspects of my model are firms with different
capital (or labor) intensities, their potential to resale obsolete capital, and wage rigidity.

I focus on two sub-samples of firms, one consisting of firms with a high capital-labor ratio and one
of firms with a low capital-labor ratio. Capital intensity creates a difference in the exposure of firms’
growth opportunities to the investment shocks between capital-intensive and labor-intensive firms.
In the model, capital-intensive firms use larger amounts of capital in their (potential) production
and hence their growth opportunities are exposed to the investment shocks, which change the price
of capital. Wage rigidity generates operating leverage and makes a firm more exposed to market
risk. Since labor-intensive firms tend to optimally choose higher use of labor, they have the capacity
to be highly levered and be exposed to the aggregate risk more than capital-intensive firms.

In the model, I allow the IMC portfolio to be positively correlated with both the aggregate
risk and investment shocks as documented by empirical evidence. In such setting, both capital-
and labor-intensive firms can have high exposure to the IMC portfolio while different exposures to
the investment shock. The model can generates high abnormal return for capital-intensive stocks
sorted on their exposure to the IMC portfolio and a considerably smaller abnormal return for
labor-intensive firms.

This paper contributes to two streams of literature. First, a large part macroeconomic litera-
ture studies the implications of investment shocks for growth and other macroeconomic variables.
Representative papers in this area are Greenwood et al.[(1997), Greenwood et al.| (2000) and |Fisher
(2006). They show that investment shocks account for a large part of economic growth as well
as for variations in output and other macroeconomic variables. |Justiniano et al.| (2010]) show that
investment shocks are the main driver for business cycle fluctuations. |Greenwood, Hercowitz,
and Huffman| (1988) investigates the role of capacity utilization for business cycles and positive
correlation between macroeconomic variables in a model with investment-specific shocks. Second,
investment shocks have become an active research area in financial economics. [Papanikolaou/ (2011))
is the first to study the implications of investment shocks for asset prices both on aggregate and
in the cross-section. 7 study the implications of capital utilization and market power for pricing
assets exposed to investment shocks. |[Kogan and Papanikolaou (2013) and Kogan and Papaniko-
laou (2014) focus on the implications of investment shocks for growth options, investments and
several return anomalies. |Garlappi and Song| (2016)) examine empirically how various measures of

the investment shocks price a range of cross-sectional return anomalies. |Garlappi and Song (2018))



use data on firms’ investment to infer firms’ exposure to the investment shocks.

I differ from this literature in that I introduce to the prior asset pricing models with investment
shocks a novel dimension, firms’ capital intensity. In such extended model, the capital intensity
determines the exposure of a firm’s growth opportunities to investment shocks and hence also the
riskiness of the whole firm. I further allow the measure of investment shocks, the IMC portfolio,
to correlate with market returns as observed in the data as well as partially rigid wages. These
extensions to the model are helpful as they allow the model to further examine the role of investment
shocks for firms’ growth opportunities and the estimation of their exposure to these shocks based
on the IMC portfolio.

The paper proceeds as follows. Section [[I] describes the data and first empirical results. Sec-
tion shows the extended model. In section [[V]I derive the empirical implications and provide
supportive empirical evidence. I describe the calibration and simulation results in section [V] and

conclude in section [V

II. Data and Empirical Evidence

A. Data

The data on stock prices are from CRSP. I use the universe of ordinary common stocks
(shred=10, 11) of firms traded on NYSE, AMEX and NASDAQ (exchcd= 1, 2, 3) in the time
period from 1950 to 2015. I exclude financial firms (SIC 6000-6799) and utilities (SIC 4900-4949).
In order to categorize the firms into investment-goods producers and consumption-goods produc-
ers, I follow the previous literature (Garlappi and Song (2016), Gomes, Kogan, and Yogo| (2009)
and [Papanikolaou (2011)) and use the NIPA Input-Output tables from 1987 and categorize the
firms into investment-goods and consumption-goods producers based on their contribution to each

sector. Accounting data are from Compustat. I measure firm’s capital intensity by the number of
empy,.

ppegty.t )-

Table[[I]|shows the summary statistics of firms categorized into investment-goods and consumption-

employees over property, plant and equipment (

goods sector. The investment-goods sector is smaller than the consumption-goods sectorE] The
firms in the consumption-goods sector are similar to firms in the investment-goods sector in terms
of book-to-market equity ratio and cash flow-to-assets ratio, but differ slightly in operating lever-
age, capital, number of employees and capital-labor ratio. These differences, however, are rather

small compared to the 10th and 90"

percentiles of these variables.

I construct the IMC portfolio following the methodology in|Kogan and Papanikolaoul (2014) and
Garlappi and Song| (2016). First, I calculate the value-weighted return for portfolios consisting of
investment-goods firms (I-portfolio) and consumption-goods firms (C-portfolio), respectively. Then,
I create the IMC (Investment Minus Consumption), consisting of long position in the I-portfolio

and short position in the C-portfolio. Since this measure of the IST shock is based on stock returns,

3Papanikolaou| (2011)) uses 1997-NIPA Input-Output tables based on NAICS code and identifies even higher number
of firms in the consumption-goods sector.



it is available at the frequency of stock returns. For further analysis, I use monthly stock returns.
I estimate the exposure of each consumption-goods firm to the IMC portfolio by estimating the

ﬂ]{]y ¢ from following regression equation:
Ry — RN = apy+ BEC < RIMC +epy. (1)

I use a rolling and overlapping window of monthly returns over the last 60 months. Accordingly,
firm f's ﬁ}]y C at time t is estimated from monthly returns ranging from ¢ — 60 to t — 1E| The betas
are updated annually at the end of June.

I sort the stocks by their estimated B}fyc into 5 portfolios annually at the end of June. The
return of each portfolio is the weighted average return of the stocks in that portfolio. I construct
the time series of the portfolios from 1970 to 2015. Following the existing literature, e.g., [Kogan
and Papanikolaou| (2013} 2014)), T focus on the universe of consumption-goods stocks.

Table [[] shows the pairwise correlation coefficients between the IMC portfolio and the market
excess return, and the SMB and HML factors. Th IMC portfolio is negatively correlated (-
0.25) with the value factor HM L which is consistent with the intuition in |Kogan and Papanikolaou
(2014)), which is described later in the text. The IMC portfolio, however, is also positively correlated
with the two other factors, namely the market return and the SM B with correlation coefficient of
IMC

¢

0.45 in both cases. This suggests that sorting stocks by their £ ¥ is likely to capture exposure to

these two factors as well. Stocks which have generally higher exposure to market and SM B will

tend to have a higher ﬁ}]y .

B. B™MCY Sorting

First I focus on the return pattern of portfolios sorted by their exposure to the investment shock.
Table[[I] presents the return characteristics of portfolios sorted by the exposure to the IMC portfolio
based on the B™MC estimated from a univariate regression, which is the standard in previous
literature. Panel A shows that sorting stocks by the ,B;Jy C creates only a very weak decreasing
pattern in average excess returns. The estimates in panel B show that the abnormal return o
decreases more strongly across the portfolios due mostly to the increasing loadings on the market
return. The difference in a between the portfolios at each end amount to statistically significant -
6.48%. Papanikolaoul (2011)); [Kogan and Papanikolaoul (2014]) first document this pattern and show
that the decreasing returns coincide with a decreasing exposure to the HM L portfolio creating a
possible relationship between firms’ growth opportunities and the exposure to the IMC portfolio.

In Panel C, I regress the portfolio returns onto the ? three factors, the market, SM B, and
HML. The loadings on the HM L factor are not significant for the first four portfolio but strongly
negative for portfolio five indicating that firms with high exposure to the IMC portfolio have more

growth opportunities. The HL portfolio, then, has a significant and negative exposure to the HM L

4Kogan and Papanikolaou| (2014) show that it is possible to use also weekly returns which highlights the advantage
of a high frequency measure.



factor. The loadings on the market and the SM B factors are increasing across the portfolios, so
that the HL portfolio has a significantly positive exposure to these two factors. This is consistent
with the evidence of a positive correlation between the IMC portfolio and these two factors shown
in table [I suggesting that sorting by the B¢ will result in sorting on the exposure to these two
factors as well.

It is interesting to observe that the pattern of the abnormal returns, «, is also present when
the market, SM B, and HM L factors are included. Although the original model of [Kogan and
Papanikolaou| (2014]) creates a potential link between firm’s exposure to investment shocks and
its growth opportunities, the extended model later in this text shows that a firm can have a
differential exposure to investment shocks due to the potential resale of its capital regardless of its
growth opportunities.

Panel D shows the median sorting 37M¢ of each portfolio together with the portfolios’ esti-
mated post-sorting exposure to the IMC portfolio. The post-sorting exposures are estimated from
an univariate regression with monthly portfolio returns. The clearly increasing pattern of both,
the sorting and post-sorting exposures, shows that sorting stocks into portfolios based on g/M¢

translates the exposure to the IMC portfolio to subsequent portfolio returns.

C. Capital Intensity and 3™ Sorting

I divide the universe of the consumption-goods firms into a sub-sample of capital-intensive firms
and a sub-sample of labor-intensive firms to analyze the patterns of the abnormal returns in each
sample separately. The motivation for this approach is based on the intuition that the growth
opportunities of capital-intensive firms would be more sensitive to technological shocks embodied

in capital goods. I measure the capital-intensity of each firm by the ratio of its capital to the

ppegty.t
> employeesy ¢

in yea t. I allocate the firm into capital-intensive sub-sample if its capital-intensity is above the

number of employees , where ppegt ¢, stands for firm f’s property, plant and equipment
cross-sectional median in year ¢ and into labor-intensive if it is below.

Table shows the summary statistics of the capital-intensive and labor-intensive sub-samples
for firms in consumption-goods, investment-goods sector as well as both sectors together. Capital-
intensive firms are generally bigger as their market capitalization is about two to three times higher
than the market capitalization of labor-intensive firms. Obviously, capital-intensive firms differ from
labor-intensive firms in their capital-labor ratio. Interestingly, these differences are driven especially
by the numerator of this ratio, capital, as both types of firms tend to have comparable number of
employees. It is important to observe that the book-to-market ratio and its ranges are comparable
for capital-intensive and labor-intensive firms. In contrast, the operating leverage and the difference
between its 90" and 10" percentile are higher for labor-intensive firms than for capital-intensive
firms.

Next, I sort the firms in each sub-sample into quintile portfolios by their 5#‘5/[ C as in previous

BIMC

sections. Table |V| reports the return characteristics of the portfolios sorted by in each sub-

sample. Panel A shows a stronger pattern of decreasing excess returns across the portfolios of



capital-intensive firms than observed above. In contrast, the average excess returns are increasing
across te B/MC sorted portfolios for labor-intensive firms. The estimates in panel B show that the
abnormal return. «, is exhibits very strong and decreasing pattern for capital-intensive firms which
is even slightly stronger that the pattern observed in the full sample. The « of the long-short, HL,
portfolio amounts to -7.56% at per year. Such pattern is, however, considerably weaker among
labor-intensive firms. The « of the long-short portfolio is only -2.87% per year in this sub-sample.
This suggests that the pattern in « identified in the previous section is driven by capital-intensive
firms.

Panel C shows the estimated loading on the market, SM B and HM L factors. The loadings of
the portfolios on the HM L factor decrease across the portfolios more in the labor-intensive than in
the capital-intensive sub-sample. At the same time capital-intensive firms exhibit somewhat higher
differences in the loadings on the SM B factor. This observation may suggests that a relatively low
growth opportunities of the capital-intensive long-short portfolio (a negative exposure to the HM L
factor of only -0.31) is sufficient to result in a large abnormal return « despite a large exposure
to the SM B factor. In contrast, labor-intensive HL. portfolio seems exhibit much higher growth
opportunities (negative loading to the HM L factor of -0.59) but earns considerably smaller c.

Panel D then shows portfolios in both sub-samples have almost the same pattern in their
exposure to the IMC portfolio. This results is puzzling for two reasons. First, the same loading of
the HL capital- and labor-intensive portfolios on the IMC portfolio result in very different o. Second
the capital- and labor-intensive HL portfolios have also very different exposure to the H M L factor
despite having almost the same exposure to the IMC portfolio. The loading of the HL portfolio
on the market risk is comparable for both sub-samples, but the Capital-intensive firms with high
exposure to the IMC portfolios earn lower average and abnormal returns than capital-intensive
firms with low exposure to investment shock. The model in the subsequent section will seek to

reconcile these discrepancies by the differences in firms’ capital intensity.

III. The Model

Motivated by the empirical evidence, I build on the partial-equilibrium model of [Kogan and
Papanikolaou| (2014) (KP) and extend it by introducing capital-intensity and the potential resale of
firms’ existing assets to see whether these two dimensions can reconcile the empirical observations.
KP model the cross-section of consumption-goods firms, while the investment-goods firm is modeled
in a simplified reduced form so that the model is able to generate the IMC portfolio as a potential
measure of an investment shock. The extension I add to the model allow three things. First the
IMC portfolio can be exposed not only to the investment shocks but also the a factor-neutral
aggregate productivity shock. Second, they further allow to analyze the potential bias in the g/M¢
as a measure of a firm’s exposure to investment shocks. Third, they allow to examine how capital-
intensity can alter the link between a firm’s growth opportunities and its exposure to the investment

shocks.



A.  The Cash Flow of Consumption-Goods Firms

The universe of the consumption-goods firms consists of two sectors s € {L, H}, where L and
H denotes the low and high capital intensive firms, respectively. Each of these two sectors consists
of set of firms Fs. Each firm consists of an individual number of projects enumerated by j € th .
Firms create projects by investment in productive capital and by hiring labor when a new project

opportunity arrives. Project j owned by firm f in sector s generates output equal to:
Yrie = epeujendgLT (2)

, Where €y, is a firm-specific shock affecting all project owned by firm f, u;; is a project-specific
shock affecting only project j, and x; is an aggregate shock affecting all projects of all firms. The
firm- and project-specific shocks are governed by mean-reverting processes, while the aggregate

shock evolves as geometric Brownian motion to simulate aggregate growth:

desy = —0c (et — 1) dt + oc\/€51dByy (3)
duj,t = —Hu (uN — 1) dt + oyq /uj"tdBj’t (4)
dry = ppridt + oz00dByyt (5)

as and &g determine the capital intensity of the firms in each sector s. Holding & — a, fixed
across both sectors, ay is higher for capital-intensive sector. Moreover, ag + (1 — é5) < 1 to suffice
decreasing returns to scale. New capital K;; can be acquired at price z;z; ! where z represents

the investment shock and is governed by geometric Brownian motion:
dZt = uzztdt + Uzztde,t (6)

The projects expire randomly according to Poisson process with a constant arrival rate . When the
project expires, the capital will be re-sold at the current price of capital to other firms demanding
capital.

The total cash flow of the project consists of three components, (i) cash inflow generated by
production CFI;, (ii) cash outflow due to labor cost CFO;; and (iii) cash inflow from capital
re-sale RS;; when the project expires. The value of each of this components is derived later in the
text.

The stochastic discount factor is defined exogenously and is motivated by |Papanikolaou (2011):

d’]Tt
? = —rdt — YV de,t — Yz de,t (7)

t
This specification includes two priced shocks, the aggregate shock z; with price v, > 0 and the
investment shock z; with price v, < 0, where the sign of the price of each shock is based on the

assumption in Kogan and Papanikolaou (2014]).



Time t value of cash inflow generated by an existing project j is:

oo
CFILj; (€, ujp, v, w, Kj, L) = Ey [/ e_é(s_t)EEfjsujﬁxsKj‘sle._asds
t Tt

= 4 (ff,tv Ujt) :ctK;‘sL;*ds «
) where
! —1
A = N s
r+Y0:+06—py T+ Y0+ 0 — py + 0
uje —1 (Wi — 1) (c— 1)

4
T+’7azax+5_/~bx+9u T+'7J:Ux+6_/~bx+9u+06

(9)

I assume inelastic labor (i.e., infinite supply of labor for a given wage). The wage is given exoge-

nously and has the same dynamics as the aggregate shock, so that the wage is
Wt = W * T, (10)

where w is a positive constant. This assumption is reasonable for this type of partial-equilibrium
modelﬁ I assume that a fraction of the hired labor force, v, has flexible wage, i.e. their wage
evolves stochastically over the project lifetime as specified in formula . The remaining fraction
1 — v has a rigid wage, i.e. the wage of this labor force is locked to the wage level at the arrival of
the project (Tj) and stays so for the project’s lifetime. The parameter v allows to model a degree
of wage rigidity in a tractable way without a time dependence.

In this model, the wage rigidity creates an operating leverage and helps to differentiate between
the riskiness of firms in each sector s. In the data, capital-intensive and labor-intensive firms differ.
Labor-intensive firms tend to be smaller, have higher volatility of returns, and higher exposure to
market return and to the SM B factor. All this tends to increase the riskiness of firm and their
exposure to positively priced factors. For the sake of simplicity of the model, I use operating leverage
as the only source of a potentially different exposure of labor-intensive firms to the aggregate shock

x¢. The time t value of labor cost of an existing project j is:
o 5(s—t) s —6(s—t) s
CFO;; = E / ve 00 )—wsij + (1 —v)e "V —=xr,WsL;ds
t Tt e

_ {Umt (B7) "+ —v)ar, (879) " | wi, (11)

where (Bf lez)_l = m, (B”g)_1 = % and z7;, is the level of aggregate productivity at

the time of project j's arrival, so that the wage for the project j's (1 — v) fraction of labor force is

constant at TT;W.

5In general equilibrium, the wage would be determined by supply of labor from household and demand of labor
from the firms.



The expected time ¢ value of the cash flow from the capital re-sale is:
e T
RS;; = Eq [/ 56_6(8_75)—5%,25_11(]- = $t2;1MKj, (12)
t T

— o
Where M - T+6+_ll«z+,uz_0'g+7z0'z_7zo'z !

The time ¢ value of project j is the sum of all cash flow components, cash inflow, re-sale, and

cash outflow, generated by the project:
plefauje, oty 26,0, Kj, Lj) = CFIj; + RSj4 — CFOjy
= Alers,ujp) a:tK;.”sL]l.—@s + 22, 'MK;
-1 S
- |:U$t (Bflem) + (1 —v) @y, (B™) ! wkLj. (13)

New projects arrive to each firm randomly according to a Poisson process with a firm-specific

arrival rate Ar;. The firm-specific arrival rate itself is a random variable:
)\f,t = /\f X j\fﬂg, (14)

where Ay is a firm-specific constant and A .+ underlies two-state Markov process with values A fit €
{Am, Ar} and with transition probability matrix (between t and t+dt):

1—prdt dt
p— KL KL (15)
,U,Hdt 1-— ,qut

B.  Firms’ Optimal Capital and Labor Decisions

Each project j arrives with project-specific productivity at the long-term mean u;; = 1. When

a project j arrives, the firms f chooses labor L; and capital K; to maximize NPV:

NPV = Alep, ) aKM L% + a2, '\ MK — 2 'y K

o () (= vy, (57) (16)

The first order condition for L; gives:

1

as 1

Qs

L= BIe) " - B9) ) A ) K (L) e 1—an (1
5= | vz + ( U)QUTJ'( ) (€p,1) 8 j w i ( ds)es (17)

Note that at the project j's arrival at ¢ = Tj, ; and x; cancel out of this formula. Using this
expression in the NPV formula and taking the first order condition for Kj; gives optimal

10



investment:

_&S

. o as—dg _ _Gs - . s
Kj = <s) (21 (1= M)) o= Aegp, 1) @50 D (g, w)ae—os (18)

where D (a5, w) = (U (Bfleac)—l +(1—wv) (Brig)—1>&g¢sl ((H)laa _w(l_a);)

C.  Valuation of Consumption-Goods Firms

The time t value of a firm is the sum of the values of all existing projects, i.e., value of assets
at place, and the sum of the positive values of projects that are expected to arrive in future, i.e.,

firm’s growth opportunities. The time ¢ value of firm f’s existing projects is:

Jy Iy
VAPr, = > pleu e v, z,w, Ky, L) = > CFIj; + RS — CFO;,
jeds jeJy
= CF[ﬁt—l-RSf,t—CFOf’t. (19)

The present value of firm f’s growth opportunities, PV GOy, is the sum of the net present
values, NPV, of all future projects:

NPVf,t = ath (ef,t7 1)0451415‘5 (2;1 (1 _ M)) asoisds D (ds’w) a;fgs [<%) as—ds . <a5> C«s—as] ‘

Qs Qs
(20)
The expression for the value of firm f’s growth opportunities can be concisely written as:
PVGOys; = Tz G (€fts Af ity s, Og, W) (21)
where G (€44, Afy, s, Gs, w) is defined in appendix.
The firm f’s total value is then:
Jy o
Vie = D pepe e e w, K, Ly) + 22 G (e, Ayp, s, s, w) (22)
jEJf
D. Stock Returns of Consumption-Goods Firms
The expected excess return on firm f in the consumption-goods sector is:
1 d Vf t d Tt
LB R vy = —cov ((VEE AT 23
B[Ry = ry = o (22, (23)

Explicit closed-form expression for the expected excess return can be derived if the expected excess

return is calculated as weighted average expected excess return of the particular components of the
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firm value Vy;, namely CFIf;, CFOy;, RSy and PV GOy ;. The expected return of the first three

components are:

1 dCFI; dm
2 g, [RCFIT _ _ tom ) 24
it [Rt ] s cov ( CFL ' m Ou Ve (24)
1 dRS; dm
@Et [Rﬁ ] - Ty = —cCov <Rstt7 7_[_:) =0xVx — 0272 (25)
1 CFO o dCFOt dﬂ't o
tht [Ry"C] —ry = —cov < CFO, 1 )~ VO Yz - (26)

Accordingly, the expected excess return of the firm’s value at place VAP;,; is:

éﬂUgﬁy”Y::<;Epfmywﬁcmqrﬁggicn%t
+(;Epﬁﬂ_w)amﬁ+giiwmoﬁ
_(;EUfMLWOCR%+?§ﬁ{W@¢
= oy Y ‘}Ei’;’iﬁ VCEOM o, ‘}jil}i. (27)

It is obvious from the formula that expected return of the value of assets at place depends
on the exposure to both underlying risks x; and z;. This is different from the KP model, where
the expected return of assets in place depends only on its exposure to the aggregate productivity
shock x;. The first term in formula is a levered claim on the aggregate productivity shock xy.
The leverage arises from the rigidity of the wage. While the output fluctuates with the aggregate
productivity shock z, the fraction (1 — v) of the labor force has a constant wage and hence results
in constant labor cost, which is reflected in operating leverage. The operating leverage is determined
by the parameter v. If v = 1, the CFI;; +RS;; —vCFO;; = VAP, and the firm is unlevered. In
contrast v = 0 corresponds to the maximum possible leverage where CFIy; + RSy —vCFOp; =
CFlss+ RSy; > VAP, The second term in the formula reflects the exposure of assets at place
to the investment shocks z;. This exposure arises from the capital re-sale when a project expires.

The expected excess return on the growth option is:

1 APV GOy, dr a
~ g, [RPVGO] _ _ LR D) S .7, 2
dt t [Rfﬂf ] Tf cov PVGOf,t ' Tt oa + as - asa 7 ( 8)

Accordingly, the expected excess return on the whole firm is a weighted average of the expected
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return on the firm f’s assets at place, VAP, and growth opportunities, PVGO:

1
— B[R] =1 = ouve

» Vf}t + (1 — 1)) CFOf,t + o <&SOLS%PVGOJ€¢ - RSf,t>

Vi Vi
= O’z’Yxﬂ]&‘:t + 0:7: 0,2 (29)

It is also useful to derive an expression for a firm’s exposure to the investment shock z;:

» oln Vf,t &Sofas PVGOﬁt — RSf’t
ﬁf,t = = .

ln z Vit

(30)

Finding a reliable empirical counterpart for firm’s true exposure to the investment shocks, 5%, is
important for measuring the effects of investment shocks on firms. Below, I derive the formula for
the empirical proxy of the investment shock suggested by previous literature, the IMC portfolio,
which allows for the IMC portfolio to be exposed also to the aggregate productivity shocks z;.
This allows to discuss how reliably a firm’s exposure to such IMC portfolio, B]Icfyc reflects the
firm’s growth opportunities, PV GOy, and its true exposure to the investment shock, 6]%715. At this
point, it is obvious that even simply approximating firm’s exposure to the investment shock by
firm’s growth opportunities might be problematic for two reasons. First, ﬁit depends not only on
firm’s growth opportunities, PV GOy, but also on the potential capital re-sale, RSy;. Second, the

—2s_ which captures a firm’s capital intensity and varies
Qs—Qg

growth opportunities are multiplied by

strongly in the cross section of firms.

E.  Valuation of the Investment-Goods Firm

Investment firm is modeled in a simplified form to get an appropriate counter-part for consumption-
goods firms. I assume that the investment-goods firm produces exactly the capital demanded by
the consumption-goods firms less the capital that is re-sold among the consumption-goods firms by
themselves. This assumption would correspond to a market clearing condition on the market for
capital in a general equilibrium setting.

The total expected demand for capital from sector s is A / P K}kvtdf , Where K;’t is the optimal
capital for newly arrived projects of firm f as described above. The expected capital re-sold by
the consumption-goods firms in sector s consists of two parts. First, the already existing capital is
f 7 Kydf = K, and has a probability to be re-sold in future. Second, the capital which will be
demanded in future for newly arrived project will be re-sold when these projects expire later. The
profit of the investment-goods firm is the total amount of the capital sold by the investment firm
(i.e., total demanded capital less the capital re-sold among the consumption-goods firms) multiplied
with the profit margin ¢.

The total expected amount of capital demanded by consumption-goods firms in each sector s

13



at each point in time is:

_ . A\ & _a .
)\/F‘ Kfﬂfdf = )\ <> (Zt 1 (1 _ M))Oés*as D (as’w) &s—asg /}7 A (Ef,tv 1)0437045 df

Qg

The present value of the total capital demand is sector s is:

bis

bs

o 7]_71-87 OA[S asg—ag _1 ‘3‘7{ R _ Qs
PDVy; = E, T2 ;AS == (251 (1= M))*=% D (s, w)d—as
t

t O

</SA(ef,t,1)asiasdf> ds].

The present value of the re-sale of the existing capital is:

o0
NDVPs; = E [/ 56_6(S_t)E:ESZS_I </ Kf,tdf> ds] =32, "MKy,
t Tt Iy

(31)

(32)

(33)

The present value of the re-sale of the capital of projects that are expected to arrive in future is:

1_
NDVF,, = é)\Mxtzt_l ( / K;,tdf>
Fs

(34)

, where Q = r — iz + 1, — 02+ 047: — 0.77.. The present value of the demand which will be supplied

by the investment firm is:

ID, = Y  PDV,,—NDVP,,—NDVF,,
se{L,H}
ap

N —a _Gs _ ]_ — "
= 2zt Y To(1—M)aa —ayz (Q)\SM < / Kf’tdf> — MKS¢> . (35)
Fs

se{L,H}

The value of the investment-goods firm is then:

Vil = ¢ID,
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F. Ezpected Ezxcess Return of the Investment-Goods Firm

The expected excess return of the investment-goods firm can be calculated as the weighted

average expected excess return of the individual demand components as:

1g, R]-r = ¥ <1Et [RfDVS} _r> OPDVsy

I
dt se{L,H} dt ‘/t
1 NDV P,
S (Am ] ) D
se{L,H} t
1 NDV F
- 3 (B[R] - ONDVEay (37)
dt V;
se{L,H}
Expected excess return of the positive demand component (PDVj ;) is:
1
%Et [RfDVS] —Tr = OxVzt+ % — O0zVz- (38)

S S

Expected excess return of the negative demand components (NDV P, and NDV F ;) is:

1
£Et [RiVDVPS] — T =0V — 02z, (39)
and
1 «

The expected excess return of the investment-goods firm is:

1 % (PDV,,— NDVF,;)+ NDVP,,
t
se{L,H}

(41)

The second term in this formula shows the exposure of the investment-goods firm to the investment
shock z;. In this setting, an investment-goods firm will a positive exposure to the investment shock
ift Y =% (PDV,;— NDVF,;)+ NDVP,; > 0, which is satisfied in this model. The first

ds—as
te;ren{ Lc’z]:gtures the exposure fo the firm to the aggregate productivity shock z;. Since I do not
explicitly model the capital or operating structure of the investment-goods firms, the first term is
an unlevered claim on the underlying aggregate shock x;. A levered exposure of the investment-
goods firm to the aggregate shock z; would, however, affect the exposure of the IMC portfolio to

this shock and I introduce this to the model directly when I construct the IMC portfolio below.

G. FEaxpected Excess Return on the IMC Portfolio

The closed-form expressions for the expected returns of the consumption-goods and investment-

goods firms allow to express also the expected returns of the IMC portfolio, i.e., a long-short
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portfolio with a long position in the investment-goods firm and a short position in the consumption-
goods firms. The expected excess return on each of the cross-section of consumption-goods firms is

the value-weighted average of expected returns across the firms in each consumption-goods sector

s:
1 s,C 1 Vft
—E[R’}— = / B[Ry -1 ) L
e L ' F. <dt ¢yl T) Jr, Voedv f
st 14+ (1 —v) CFO¢4df fFS a2 PVGOys — RSy df
= Oz 027z :
fFS Vidf fFS Vidf
(42)
To simplify the notation, I define Vtc = ¥ | 7 Viddf, which denotes the total value of all
se{L,H} °

consumption-goods firms in both, the capital-intensive and labor-intensive sector. The expected

excess return of the whole consumption-goods sector can be written on as:

1
ZE (R =1 = o Y
se{L,H}

S (1+ (1 —v) CFOy,) df
V;C

AL PV GOy, — RSy df

Ir, &2
+UZ’YZ Z S VC
se{L,H} t

(43)

The expected excess return of the IMC portfolio can be calculated by subtracting the expected
return of the consumption-goods sector from the expected return of the investment-goods sector. If
both sectors have exactly the same exposure to the aggregate shock x;, these exposures will cancel
each other and the resulting IMC portfolio will span purely the dimension of the investment shock
z¢. In reality both, the investment-goods and consumption-goods firms differ in their exposure to
aggregate risk factors. Table [[] shows that the empirical IMC portfolio is positively correlated with
the market and the SM B factors, both of which carry a positive return premium. In order to allow
the theoretical IMC portfolio to correlate not only with the negatively priced investment shocks z;,
but also with positively priced shocks, I introduce the parameter LDIFF. In the narrow sense,
this parameter expresses the difference in the operating leverage between consumption-goods and
investment-goods firms. More broadly, it can be thought of as any difference between investment-
goods and consumption-goods firms which results in a different exposure to the positively priced

aggregate risk factor xtﬁ Using this modeling shortcut, the expected return of the IMC portfolio

5Tt is possible to model the operating (or other) leverage of the investment-goods firm in the specification of the
firm’s cash flow in formula[35] Since the return of the IMC portfolio and not the return of the investment-goods firm
itself is of immediate interest, the above specification provides an equivalent modeling solution.
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can be written as:

1 [ (1 =v) CFOydf
GE BB = - Y LDIFF
se{L,H} t
5% (PDV,; — NDVF,;) + NDV Py,
+0.7- Z VT
se{L,H} t

= -PVGOy, — RSy df

—027z Z fFS as C
Vi

se{L,H}

(44)

The realized return of the IMC portfolio is the expected return and the corresponding stochastic
1—v)CFO¢ 4d,
part. For the sake of simplicity, I define CFO, = > [, A7) s 4

VC )
se{L,H} ¢
s _(PDV, ;—NDVFs)+NDV P;
INV, = Y, SemCOVuNOVRO * and
se{L,H} t
=8 GO¢+—RS
PVGORS, = > Jrs "‘S’“SP‘;C il f’tdf. The realized return of the IMC portfolio can be
se{L,H} t
written as:
RI—RY = —CFO; x LDIFF (0,7,dt + 0, dBy,)
+ (INV, — PVGORS}) (0,7,dt + 0, dB.,) . (45)

The exposure of the IMC portfolio to the aggregate shock z; depends on the similarity of the
investment and consumption firms, CFO; x LDIFF. The exposure to the investment shocks z,
depends on the relative value of growth opportunities to total firm value of the consumption firm
as well as on how much of the demanded capital will be supplied by the investment firm vs. by
re-sale, INV; — PVGORS;.

IV. Empirical Implications

A. ﬁfcﬁ/fc as a Measure of Firm’s FExposure to the Investment Shocks

In this section I analyze the IMC portfolio as an empirical proxy for investment shock. The
purpose is to understand how well the IMC portfolio can capture firm’s exposure to the investment
shock. In the ideal case when the IMC portfolio is exposed only to investment shock z;, firm’s expo-
sure to the IMC portfolio will map one-to-one to firm’s exposure to investment shock z;. However,
in reality the IMC portfolio correlates strongly with the market and SM B factors, whose theoreti-
cal counterpart is the aggregate shock x;. The closed-form expression of firm’s exposure to the IMC
IMC

t

portfolio, 8 st > allows to analyze the pitfalls of estimating firm’s exposure to investment shocks

from its exposure to the IMC portfolio and, at least partially, reconcile the empirical observations.
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Firm f’s exposure to the IMC portfolio is:

gLmc cov (Rf,t’ R{ Mc)
it var (R{Mc)

o2 (VUG ICEOL ) CFO, x LDIFF

02 (CFO; x LDIFF)? + 62 (INV;, — PVGORS))?
) ( as 7PVGOf,t—RSf,t) (INV% . PVGORSt)

bs—as
# Vit

02 (CFO, x LDIFF)* 4+ 62 (INV; — PVGORS,)*’

g

(46)

Firm f’s exposure to the IMC portfolio depends on the particular components of firm f’s total
value as well as on the IMC portfolio’s exposure to the shocks x; and z;. Motivated by the empirical
observation of a positive correlation between the IMC portfolio and the market returns (and the
SMB factor), I assume LDIFF < 0, which delivers the corresponding correlation between the
aggregate shock x; and the IMC portfolio. Further, I assume INV, — PVGORS; > 0 which means
that investment-goods firms are more exposed to IST shock than consumption-goods firms, which
is the main motivation for using this portfolio as an empirical proxy for the IST shock as described
in Papanikolaou| (2011}).

Table [VI summarizes how the particular value components affect firm’s exposure to the shocks
¢ and z; as well as its exposure to the IMC portfolio. Firm’s operating leverage arising from

(1—-wv) OFOrt increases firm’s exposure to aggregate shock x; so that also 6}]}\540 increases. The

Vit
. .. . PVGO .
fraction of firms value arising from growth opportunities Tft increases firms exposure to the

investment shock and to the IMC portfolio by a factor dscfas. This factor depends on a firm’s
capital intensity and hence will be different for capital-intensive and labor-intensive firms. The
value of potential re-sale RSy, is negatively correlated with the shock z; and hence it decreases
firm’s exposure to both, the investment shock and the IMC portfolio.

This analysis shows that firm’s BJIc]y C is not a precise measure of firm’s exposure to the IST
shocks and the quality of this measure depends both, the components of firm’s total value and the
exposure of the IMC portfolio to the aggregate shock x;. For instance, a capital-intensive firm with
large growth opportunities relative to existing assets will have a high exposure to the IMC portfolio
due to its exposure to the investment shock, z;. In contrast, highly levered labor-intensive firm will
have high exposure to the IMC portfolio due to its exposure to the aggregate shock z;. accordingly,
similar magnitudes of the ny ¢ may have a different meaning in terms of describing the exposure
to the underlying shocks for capital-intensive and labor-intensive firms.

I test this empirical prediction in table [VII} I use market-to-book ratio as an approximation of
a firm’s growth opportunities and the ratio of a firm’s capital (property, plant and equipment) to
market capitalization as an approximation for of firm’s potential capital resale. Operating leverage
is measure as a ratio of cost of goods sold and selling, general and administrative expenses to firm’s
IMC

¢

market capitalization. The first column shows that 3 w18 positively related to firm’s growth

opportunities as well as to firm’s operating leverage as predicted by the model. Contrary to the
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prediction of the model, firm’s exposure to the IMC portfolio is also positively related to firm’s
potential capital resale. Potential reason for this result is that the ratio of firm’s capital to market
capitalization is a poor measure of firm’s capital resale.

Second and third column show the estimates for capital-intensive and labor intensive firms
separately. Consistent with the prediction of formula , the link between firm’s growth oppor-
tunities and its exposure to the IMC portfolio is much stronger among capital-intensive firms, but
almost absent among labor-intensive firms. These two columns also show that link between firm’s
operating leverage and the exposure to the IMC portfolio is significant for labor intensive firms,
but of lower magnitude and insignificant for capital-intensive firms. I repeat the estimation with an
alternative measure of operating leverage that accounts only for selling, general and administrative
expenses. The motivation for this alternation is that these costs are likely to be more rigid than
the costs of goods sold and can better approximate firm’s operating leverage. The last two columns
show that results based on this measure are similar.

The model also allows to derive cross-sectional asset pricing implications of shock, growth
opportunities and capital-intensity. The formula shows that in this model, firm’s expected
return is a linear function of firms exposure to the aggregate shock x; and the exposure to the
investment shock z;. The expression for a firm’s 5% in formula shows that firm’s exposure to
the investment shock depends on firm’s growth opportunities and firm’s capital intensity (and firm’s
potential capital resale that does not seem to b empirically relevant). According to this model,
we should expect a linear relationship between firm’s expected returns and 3;z. Moreover, under
the assumption that the growth opportunities span approximately the same range among both,
capital-intensive and labor-intensive firms (see the 10" and 90t" percentiles of the book-to-market
ratio in table , portfolios of capital-intensive firms sorted by ﬁj’t should exhibit larger differences
in expected returns and in the exposure to the investment shock than the portfolios consisting of
labor-intensive firms.

While the results in[V] seem to support the prediction of stronger return differences among
capital-intensive firms, they also show almost identical patterns in the exposure to the IMC portfolio
for both types of firms. Comparing the expressions for ,Bﬂ/[ ¢ and ﬁ;’z’t in formulas and |D
suggests that this result can arise due to a potential bias in ﬁ}]}f C as a measure of Bit.

In table [VIII} I repeat the analysis from table [V| but I sort the stocks based on ﬂﬂ/[ Crtcontrols

that is estimated from multivariate regression of this form:

Rf,t _ Rriskfree =ag;+ ﬁ][ci\e/lCJrcontrols « R{MC + ﬁ}?}tarket > R;narket + /81‘%:?/13 % RfMB +epse

(47)

I include the returns on market and the SM B factors, so that g/MC+controls ig relatively unbiased
by the exposure to these two factors and hence may come closer to the theoretical ideal of B]Zc’t.
Panels A, B and C confirm the results for average excess and abnormal returns from table

[Vl Capital-intensive firms exhibit a slightly decreasing pattern of average excess returns and a
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strong decreasing pattern of a across the portfolios, while labor-intensive firms do not. Panel D,
however shows that also the exposure to the IMC portfolio differ. While the exposure of the capital-
intensive long-short portfolio, HL, has an exposure to the IMC portfolio of 0.97, the labor-intensive
counterpart has exposure of only 0.64. Panel E shows the exposures to the IMC portfolio and the
loadings on the market return and the SM B factor estimated from a multivariate regression that
controls for these two factors. These results also show large differences in the portfolios’ exposures
to the IMC portfolio between capital-intensive and labor-intensive firms. Although it is not clear
whether the difference in o between the capital-intensive and labor-intensive long-short portfolios
can be fully explained by their different exposure to the IMC portfolio, the results support the
intuition of the theoretical model.

It is worthwhile mentioning that also the relatively small exposure of the labor-intensive long-
short portfolio to the IMC portfolio is associated with much stronger (negative) exposure to the
HML factor. This also seems to be consistent with the theoretical prediction of the model that
large growth opportunities of labor-intensive firms will be associated with only moderate exposure
to the investment shock. At the same time, relatively low growth opportunities of capital-intensive

firms will be linked to large exposure to the investment shock.

V. Model Calibration and Simulation

I calibrate the model with most of the parameters having same or similar values as in [Kogan and
Papanikolaou| (2014) to allow a comparison with this benchmark model. These parameters were
originally selected to match moments of aggregate dividend and investment growth, asset returns,
accounting ratios, the IMC portfolio properties and capital intensity of ﬁrms[] The additional
parameters in my extended model, ar, ayg, &1, &g, w, v, and LDIFF, govern the capital-labor
ratio of capital- and labor-intensive firms, wage rigidity, operating leverage, the exposure of firms’
growth opportunities to investment shock and correlation of the IMC portfolio returns with aggre-
gate market excess returns, aggregate shock x; and investment shock z;. I select these parameters
to approximately match the relative capital-labor ratio, i.e., capital-labor ratio of capital-intensive
firms relative to the same ratio of labor-intensive firms, the correlation between the IMC portfolio
returns and the excess market return, and the different patterns in of abnormal returns between
capital-intensive and labor-intensive firms. The parameters are provided in table [X]

The goal of this exercise is to provide a quantitative result in support of the asset pricing
implication of the model and show that capital-intensity matters for Bﬂ/l C sorted stocks as found in
the data. At the same time, it is important to note that not all moments can be matched precisely
as the model abstracts from other potential factors such as competition, or capital utilization,
which can affect the investment behavior of firms and their riskiness. I simulate a cross-section
of consumption-goods firms and the necessary counter-part of investment-good firm. The cross-

section of consumption-goods firms consists of two sub-samples, namely capital-intensive and labor-

I use a lower parameter for the growth of the investment shock, p. = 0.001 instead of 0.005, as it helps the
simulated relative capital-labor ratio, and some return properties come closer to their empirical counterparts.
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intensive firms. Each sub-sample consists of 300 firms. I simulate the model 100 times for 100 years
and in each simulation I use only the second half (year 51-100) for estimating the moments. I report
the median of the moments across individual simulations. The cross-sectional distribution of firm’s

project arrival rates A\ = E [Af,] is given as:
Af = a0 — ordlog (X¢) (48)

, where Xy ~ N (0,1).

Table [X] shows the moments from the simulated data from my extended model, the Kogan
and Papanikolaou| (2014) model (indicated by KP model) and the empirical counterparts. Most
of the moments from the extended model are relatively close their empirical or KP counterparts.
The biggest differences are for investment growth and investment rate. This is caused by the fact
that the extended model is based on a Cobb-Douglas production function with capital and labor.
Investment in this model is driven, to large extent, by investment shocks z; that affect directly
capital but not labor. I calibrate the model so that the correlation between the IMC portfolio and
aggregate market return is somewhat higher than observed in the data. The return of the empirical
IMC portfolio correlates not only with return of the market portfolio, but also with the SMB
factor. Since the model does not include the SMB factor, a higher correlation with market return
can, to some extent, compensate for the missing factor and help match the cross-sectional patterns
of portfolio returns. The higher correlation between the IMC portfolio and market return can be
achieved by larger differences in operating leverage between consumption-goods and investment-
goods firms, LDIFF. Higher magnitude of this parameter then results also in higher volatility of
the IMC portfolio return than observed in the data.

Table [XI| reports the properties of the portfolio returns of firms sorted by their exposure to
the IMC portfolio, S™C  for capital-intensive and labor-intensive firms simulated in my extended
model. It is apparent that the average excess returns of all labor-intensive portfolios are higher
than their counterparts for capital-intensive returns. Although we can see in the table that the
average excess returns of labor-intensive portfolios are somewhat higher than for capital-intensive
portfolios, the differences are not as high as those in simulated data. This discrepancy is due
to labor-intensive firms having in the model, on average, a higher exposure to positively priced
aggregate risk and only a limited exposure to negatively priced investment shock, which is apparent
when individual capital- and labor-intensive portfolios are compared.

Apart from this, the simulated returns show two important patterns. First, sorting capital-
intensive firms by the exposure to the IMC portfolio generates much higher o than the same
sorting among labor-intensive firms. This is consistent with the observed patterns in the data.
Second, the differences in firms’ true exposure to the investment shock, 3%, are much bigger among
capital-intensive firms. This seems to be consistent with the pattern in S/™¢ in panel E of table
[VIII] One has to, however, acknowledge that observing 3 is challenging in the data and hence the

comparison with SIMC even if it controls for other factors has to be taken cautiously.
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VI. Conclusion

In this paper, I exploit the intuition that in a model with a Cobb-Douglas production function
and vintage capital, positive investment shocks, i.e., shocks to the formation of new capital, are
expected to benefit prominently capital-intensive firms with large growth opportunities. I extend
the [Kogan and Papanikolaou (2014) model by introducing labor with partially rigid wage as a
production factor, which leads to firms’ operating leverage. This extended model shows that firm’s
capital intensity can affect both, the exposure of firm’s growth opportunities to the investment
shocks and the measurement of firm’s exposure to these shocks by its exposure to an IMC port-
folio which correlates also with other factors. Differentiating between capital-intensive and labor
intensive firms provides some empirical support for the implications of the model. Sorting firms by
their exposure to the IMC portfolio in these two sub-samples suggests that capital-intensive growth
opportunities are more exposed to investment shocks than their labor-intensive counterparts. The
limitation of this framework is that it abstracts from the possibility of capital-labor substitution,
which would allow investment shocks to affect also labor-intensive firms regardless of their growth

opportunities.
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VII. Derivation of Formulas

Present value of growth opportunities:

S S

7 -1 Py —L_
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, where G1 and G5 are defined as:
Gi(eps) = XE / e P A (e5,5) 7 a ds (51)
|t
Gy (efy) = XE / e~ (pruetun)(s=t) A (¢; )a"a ds (52)
Lt
and satisfy the ordinary differential equations:
o d 1 d?
C x A(efy)as—as —pGi(efs) —Oc (e — 1) %Gl (efe) + 20'56d 5G1(ere) = 0
(53)
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The present value of the re-sale of the capital of projects that are expected to arrive in future is:

NDVF,, = [ / r ( / pe=Sumn) Ty -1y ( / K;;’tdf) du> dT}
6/\
=B 2 (] Kgdf)d
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Expected excess return on the positive demand components (NDV P, and NDV Fy):
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The expected excess return on the investment-goods firm is:

1
aEt [Rtl] - = Oz (

PDVyy+ PDVyy— NDVy; — NDVg,
V;I
Qaj, PDVLyt - NDVFLt (672 PDVH¢ — NDVFH,f
07| = T + = T
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V;I
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L (PDVyy— NDVFr;) + —2— (PDVyy — NDV Fyy)
_|_

027z

NDVPp;+ NDV Py,
VtI

027z

, where I define NPVy; = NDV Py + NDV Fy; for sake of simplicity.
The exposure of the IMC portfolio to each of the aggregate shocks x and IST shock z is:

IMC dz
IMC.z cov (Rt va) _ cov(0.dB., (INV, — PVGORS,) ,0.dB.,)
t var (&) N var (0,dBy,)

2t

— INV, - PVGORS, (60)

IMC d
IBtIMC,x cov <Rt ’ %) cov (—0,dB;,CFO; x LDIFF,0,dBy,)

var (%) var (0,dBy,)

a3

= —CFO; x LDIFF (61)

Firm f’s exposure to the IMC portfolio is:

cov (Rﬁt, R,{Mc)
var (R{MC)

CFI RS PVGO
cov <adext fat V{;’tt+ it

IMC
5f,t =
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2 ( a. PVGOs: _ RSf,t) (INV; — PVGORS))
(

+

+ zZ \ as—as Vf,t Vf,t
02 (CFO; x LDIFF)? + 02 (INV, — PVGORS;)*

(62)
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VIII. Tables

Table I
Factors: Correlation Matrix

The table shows the pairwise correlation coefficients between monthly returns of the IMC portfolio,
market portfolio and the Fama and French (1993) SMB and HML factors. The time period is from
1970 to 2015.

IMC Market SMB HML

IMC 1.00 0.45 -0.25 045

Market  0.45 1.00 -0.32  0.29

HML -0.25  -0.32 1.00 -0.24

SMB 0.45 0.29 -0.24  1.00
Table 11

Portfolio Return Properties of All Firms in the Consumption-Goods Sector Sorted by p/M¢

The table shows the average excess returns (panel A) and the estimates of the CAPM (panel B)
and Fama and French (1993) model (panel C) for portfolios sorted by /€. Panel D shows the
median sorting B¢ of the five portfolios as well as the portfolios’ post-ranking exposures to
the IMC portfolio. Stocks are sorted into five portfolios at the end of each June based on g/M¢
estimated from a univariate regression of monthly stock returns over the last 60 months. Portfolios
are value-weighted. HL indicates a long-short portfolio with a long position in portfolio 5 and a
short position in portfolio 1. The time period is from 1970 to 2015. *** Significant at 1 percent

level. ** Significant at 5 percent level. * Significant at 10 percent level.
1 2 3 4 5 HL

Panel A. Aveage excess return

Mean 8.71H** 8.11%** 7.6TH*X 6.93%** 7.66%** -1.06

(1.87) (2.2) (2.41) (2.26) (3.48) (2.68)
Panel B. CAPM

@ 3.42%%* 1.56%** 0.28 -1.79 -3.06 -6.48%**
(0.98) (0.71) (0.99) (1.23) (1.92) (2.43)

Market 0.73%%* 0.91%** 1.02%** 1.21%%* 1.48%** 0.75%**
(0.03) (0.02) (0.02) (0.02) (0.05) (0.07)

R2 73.18 87.8 83.4 86.18 73.28 28.67

Panel C. Fama and French (1993)

a 3.94%%* 1.54%* 0.8 -1.92 -1.46 -5.39%**
(0.88) 0.77) (1.04) (1.17) (1.74) (2.06)

Market 0.79%** 0.93%%* 1.0%** 1.16%** 1.3%%* 0.51%%*
(0.02) (0.02) (0.03) (0.03) (0.04) (0.06)

SMB -0.33%%* -0.12%%* 0.02 0.22%%* 0.54%%* 0.87%%*
(0.03) (0.03) (0.08) (0.04) (0.07) (0.08)

HML -0.01 0.04 -0.1%* -0.04 -0.46%** -0.45%**
(0.04) (0.03) (0.06) (0.05) (0.09) (0.11)

R? 79.65 88.58 83.78 87.53 81.62 52.89

Panel D. Sorting and post-sorting BUWC

SZTI{?% -0.16 0.58 1.02 1.56 2.8

IMC 0.1 0.5%** 0.7%%* 1.04%** 1.5%%* 1.4%%*
(0.06) (0.08) (0.1) (0.09) (0.1) (0.08)
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Table VI
Exposure of Firm-Value Components to Both Types of Shocks and to the IMC Portfolio

The table shows how the firm’s value components affect firm’s exposure to the shocks x;, z;, and
to the IMC portfolio. The value components are in rows and the shocks (the IMC portfolio) are in
columns.

T Zt IMC
CFO
Vj’t (1-v) none (1-v)
PVGO . 5
P | none | (z25) | (z2)
RS,
V., none -1 -1
Table VII
Panel Regressions of Firms /¢ on Firms’ Market-to-Book Ratio, Capital, and Operating
Leverage
The table shows the results of panel regression ﬁ}fyc = constant + & market-to-book +

fg% + &30perating leverage + €7, for all firms in the consumption goods sector and

for capital- and labor-intensive firms separately. The last two columns use the ratio of the
selling, general and administrative expenses to market capitalization as an alternative mea-
sure of operating leverage. The panel regressions include industry and year fixed effects with
industries defined at 4-digit SIC code. Standard errors are clustered at 3-digit SIC code
and account for heteroscedasticity. The time period is from 1970 to 2015. *** Signifi-
cant at 1 percent level. ** Significant at 5 percent level. * Significant at 10 percent level.

All firms Capital- Labor- Capital- Labor-
intensive firms intensive firms intensive firms intensive firms
Market-to-book  0.005** 0.009*** 0.003 0.009*** 0.004
(0.002) (0.003) (0.003) (0.003) (0.003)
% 0.021*** 0.032*** 0.001 0.034*** -0.002
(0.007) (0.007) (0.011) (0.007) (0.009)
Operating 0.009*** 0.006 0.009**
leverage
(0.003) (0.005) (0.003)
ﬁgfca}a 0.026 0.051***
(0.020) (0.012)
Industry FE Yes Yes Yes Yes Yes
Year FE Yes Yes Yes Yes Yes
N 120374 57693 62729 57693 62729
R? 0.311 0.347 0.315 0.347 0.315
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Table IX

Parameter Values for Model Calibration

Parameter Symbol Value
Aggregate shocks
Mean growth rate of agg. productivity shock Kt 0.01
Volatility of agg. productivity shock O 0.12
Mean growth rate of the IST shock Pz 0.001
Volatility of the IST shock o 0.033
Idiosyncratic shocks
Persistence of the firm-specific shock O 0.35
Volatility of the firm-specific shock Oe 0.20
Persistence of the project-specific shock 6. 0.50
Volatility of the project-specific shock ou 1.50
Project arrival and depreciation
Project depreciation rate 5 0.10
Arrival rate parameter 1 173N 2.00
Arrival rate parameter 2 o 2.00
Transition probability into high-growth state 752 0.075
Transition probability into low-growth state 59 0.160
Project arrival rate in the high-growth state Ay 2.35
Stochastic discount factor
Risk-free rate r 0.03
Price of risk of the aggregate productivity shock Yz 0.69
Price of the IST shock Yz -0.35
Capital and labor-intensity (production function)
Capital-intensity of capital-intensive firms gy 0.775
Capital-intensity of labor-intensive firms ar, 0.575
Labor intensity of capital-intensive firms 1—é&r, 0.075
Labor intensity of labor-intensive firms 1—ag 0.275
Other
Profit margin of the investment sector @ 0.07
Aggregate wage factor w 0.007
Labor force with flexible wage v 0.25
Leverage difference LDIFF -10
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Table X
Simulated Moments

The table shows the empirical moments, the calibrated moments from the [Kogan and Pa-
panikolaou (2014) model (KP) and my extended model (Capital-intensity model). Most of the
empirical moments are from [Kogan and Papanikolaou (2014). Relative capital-labor ratio is the
capital-labor ratio of capital-intensive firms relative to the same ratio of labor-intensive firms.
IQR indicates the interquartile range. Relative capital labor ratio is the capital-labor ratio
of capital intensive firms divided by capital-labor ratio of labor-intensive firms. The moments
for the extended model (Capital-intensity model) are medians across simulations of the model.

Data KP model Capital-intensity model
Aggregate moments
Agg. dividend growth, mean 0.025 0.017 0.017
Agg. dividend growth, std. 0.118 0.150 0.206
Agg. investment growth, mean 0.047 0.041 0.020
Agg. investment growth, std. 0.157 0.171 0.200
Asset pricing moments
Mean excess return of market portfolio 0.059 0.056 0.073
Volatility of market portfolio return 0.161 0.164 0.142
Mean return of the IMC portfolio -0.014 -0.039 -0.015
Volatility of the IMC portfolio return 0.113 0.115 0.312
Correlation between the IMC and market return 0.45 NA 0.549
Correlation between the IMC return investment shock NA 1 0.834
Correlation between the IMC return aggregate shock NA 0 0.397
Cross-sectional moments
Firms investment rate, median 0.112 0.121 0.156
Firms investment rate, IQR 0.157 0.168 0.092
Cash flows-to-capital, median 0.160 0.249 0.170
Cash flows-to-capital, IQR 0.234 0.222 0.151
Tobin’s Q, median 1.412 1.988 1.714
Tobin’s Q, IQR 2.981 1.563 0.600
Relative firm size, median 0.200 0.701 0.652
Relative firm size, IQR 0.830 0.882 0.936
Correlation betweem Tobin’s Q and relative firm size 0.160 -0.369 -0.287
Capital- vs. labor-intensive firms
Relative capital-labor ratio, median 4.912 NA 4.959
Table XI

Simulated Stock Returns

The table shows the properties of the portfolio returns of firms sorted by /M for capital-intensive
(panel A) and labor-intensive firms (panel B) simulated in the extended model. Stocks are sorted
into 10 portfolios based on their S/M¢ estimated from a univariate regression. The average
sorting S within each portfolio are reported in the corresponding row. « is the annualized
average excess return estimated in a univariate regression with market excess return. 5 denotes
the portfolios’ exposure to the market excess return. B/MC
exposure to the IMC portfolio estimated from a univariate regression.
exposure to the investment shock z;. The reported results are medians

is the portfolios’ post-ranking
5% denotes the true
across the simulations.

pl p2 p3 p4 p5 p6 p7 p8 P9 pl0 HL
Panel A. Capital-intensive firms
Average excess return  8.052 7.846 7.741 7.659 7.308 7.010 6.706 6.481 5.510  4.309  -6.708
a -2.734  -3.123  -3.349  -3.490  -3.903  -4.387  -4.797  -5.358  -6.497 -8.162  -5.269
B 0.895 0.894 0.903 0.910 0.921 0.927 0.943 0.958 0.986 1.030  0.129
orti
Z}r]\/}'&g 0.149 0.234 0.267 0.299 0.329 0.360 0.396 0.444 0514  0.672
gIMc 0.188 0.185 0.198 0.206 0.222 0.236 0.259 0.289 0.350  0.446  0.238
B* 0.613 0.633 0.714 0.820 0.956 1.095 1.329 1.588 2.110 2.944  2.309
Panel B. Labor-intensive firms
Average excess return 11.638 11.644 11.305 11.345 11.171 11.182 10.784 10.108 9.5632 8.731 -6.219
a -0.168  -0.635  -0.754  -0.772  -0.899  -1.080  -1.516  -2.025  -2.678 -3.871  -3.695
B 0.993 0.992 0.997 0.993 1.002 1.003 1.001 1.006 1.003 1.021 0.021
sorti
;C}r]\}rég 0.090  0.190  0.230  0.263  0.293  0.322  0.352  0.388  0.443  0.603
giMc 0.193 0.179 0.188 0.195 0.195 0.202 0.216 0.233 0.272 0.349 0.142
B* 0.443 0.333 0.377 0.384 0.489 0.557 0.679 0.853 1.207 1.807  1.383
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